
TYPE Brief Research Report
PUBLISHED 22 September 2025
DOI 10.3389/fbinf.2025.1633494

OPEN ACCESS

EDITED BY

Shuhui Song,
Chinese Academy of Sciences (CAS), China

REVIEWED BY

Rui Sha,
First Affiliated Hospital of Wannan Medical
College, China
Andres Hernández-Oliveras,
Science for Life Foundation, Chile

*CORRESPONDENCE

Nuno Saraiva,
nuno.saraiva@ulusofona.pt

Ana Sofia Fernandes,
ana.fernandes@ulusofona.pt

RECEIVED 22 May 2025
ACCEPTED 05 August 2025
PUBLISHED 22 September 2025

CITATION

Ramos S, Gregório J, Fernandes AS and
Saraiva N (2025) Association between
dysregulated expression of Ca2+ and
ROS-related genes and breast cancer patient
survival.
Front. Bioinform. 5:1633494.
doi: 10.3389/fbinf.2025.1633494

COPYRIGHT

© 2025 Ramos, Gregório, Fernandes and
Saraiva. This is an open-access article
distributed under the terms of the Creative
Commons Attribution License (CC BY). The
use, distribution or reproduction in other
forums is permitted, provided the original
author(s) and the copyright owner(s) are
credited and that the original publication in
this journal is cited, in accordance with
accepted academic practice. No use,
distribution or reproduction is permitted
which does not comply with these terms.

Association between
dysregulated expression of Ca2+
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The intricate interplay between Ca2+ and reactive oxygen species (ROS)
signalling systems influences numerous cellular pathways. Dysregulated
expression of genes associated with Ca2+ and ROS homeostasis can significantly
impact cancer progression. Despite extensive research, various underlying
mechanisms remain elusive, lacking a comprehensive unified perspective. Breast
cancer (BC) remains the leading cause of cancer-related deaths among women,
highlighting the pressing need to discover novel regulatory mechanisms,
therapeutic targets, and potential biomarkers. In this study, we employed a
bioinformatic approach based on data from The Cancer Genome Atlas to assess
the association between combined dysregulation of specific pairs of genes
involved in redox- or Ca2+-related cellular homeostases and patient outcome.
These genes were selected by differences in their expression between normal
and tumour tissues and in their individual association with patient survival rates.
Cumulative proportion survival at the 5-year post-diagnosis was calculated
for each quartile of expression within the population exhibiting either high or
low expression of a second gene. Additional genes with expression positively
or negatively correlated with the set of relevant gene pairs were identified,
and a gene enrichment analysis was performed. Our results show that the
simultaneous dysregulation of a selected number of gene pairs is substantially
associated with BC patient survival. Notably, the expression dysregulation of
these gene pairs is associated with altered expression of genes linked to cell
cycle regulation, cell adhesion, and cell projection processes. This approach
exhibits a significant potential to identify new prognostic biomarkers or drug
targets for BC.
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1 Introduction

Breast cancer (BC) is the most prevalent form of cancer in women,
accounting for an estimated 2.3 million new cases each year (approximately
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11.7% of total cancer cases) and causing 685.000 deaths worldwide
(Bray et al., 2024). The high incidence of BC has driven
the development of standardized diagnostic and therapeutic
guidelines (Ren et al., 2022; Kerr et al., 2022). The precise
molecular mechanisms underlying BC initiation and progression
remain incompletely understood. Evidence suggests that breast
tumor tissues exist in a pro-oxidative environment, influenced
by oestrogen-induced reactive oxygen species (ROS) and
surrounding adipose tissue, contributing to tumorigenic processes
(Kalezic et al., 2021; Kim et al., 2020).

ROS are natural by-products of cellular processes, primarily
generated byNADPHoxidases (NOXs) andmitochondrial oxidative
phosphorylation (Forrester et al., 2018). Antioxidant enzymes
across cellular organelles and the extracellular space regulate their
levels (Snezhkina et al., 2019). Like in other solid tumours,
ROS and oxidative stress exhibit a paradoxical role in BC,
contributing to both tumor progression and suppression (Halliwell,
2007). At physiological levels, ROS regulate key cellular functions,
such as proliferation, apoptosis, differentiation, migration, and
angiogenesis (Halliwell, 2007; Sabharwal and Paul, 2014). Breast
cancer cells elevate ROS through metabolic alterations, gene
mutations, and hypoxia adaptation (Huang et al., 2021; Shi et al.,
2024; Perillo et al., 2020), activating redox-sensitive pathways
(Lien et al., 2016; Azzam et al., 2008) to promote survival and
progression. Transcription factors like NF-κB and Nrf2 upregulate
antioxidant enzymes, allowing tumor cells to maintain ROS at
pro-tumorigenic levels while avoiding lethal oxidative damage
(Gorrini et al., 2013).

To counteract excessive oxidative stress, BC cells
upregulate antioxidant enzymes such as superoxide dismutases
(SOD), glutathione peroxidases (GPX), thioredoxins (TXN),
peroxiredoxins (PRDX), and catalase, maintaining ROS at
levels that favor survival and proliferation (Perillo et al., 2020).
However, if ROS levels exceed the adaptive threshold, oxidative
stress may induce senescence or apoptosis, underscoring the
paradoxical role of ROS as both tumor promoters and potential
suppressors (Harris et al., 2015).

Calcium ion (Ca2+)-dependent signalling pathways also play
an important role in BC development by regulating proliferation,
apoptosis evasion, angiogenesis, hypoxia adaptation, and metastasis
(Prevarskaya et al., 2014). The remodelling of intracellular Ca2+

homeostasis observed in cancer cells can result from the up-
or downregulation of Ca2+ channels, exchangers, pumps, and
stores, affecting tumor progression by modulating cell proliferation,
migration, or angiogenesis (Marchi and Pinton, 2016; Déliot and
Bruno, 2015).

Additionally, Ca2+ and ROS interact bidirectionally, with
Ca2+ influencing ROS production via mitochondrial metabolism
and antioxidant enzyme regulation, while ROS can modulate
Ca2+-dependent signaling (Hempel and Mohamed, 2017). This
intricate interplay provides advantages to cancer cells, inhibiting
apoptosis pathways while promoting tumorigenic processes such
as inflammation, cell proliferation, and invasion (Nicolo et al.,
2023; Hempel and Mohamed, 2017; Delierneux et al., 2020;
Pathak et al., 2025; Reczek and Chandel, 2018).

Despite extensive research in these fields in recent years, the
precise mechanisms involved in specific types of cancer remain
largely unknown. Furthermore, several aspects of BC biology,

particularly a comprehensive understanding of redox and Ca2+

signalling roles and their interactions in BC progression, remain
poorly elucidated. Therefore, a more profound comprehension
of the contribution of the mechanisms underlying ROS and
Ca2+ signalling pathways for BC is imperative for developing
novel therapeutic targets and more effective strategies for
BC management. In this study, a bioinformatic approach
was employed to explore the association between the co-
dysregulation of genes involved in redox and Ca2+ homeostasis
and BC patient survival. Associations between the selected
genes and tumour progression biological processes were also
identified.

2 Methods

2.1 Gene selection criteria

To identify genes involved in BC progression and patient
survival, a PubMed exhaustive search was conducted using the
following keywords and combinations: “Breast cancer AND redox”,
“Breast cancer AND calcium”, “Breast cancer AND survival AND
redox genes”, “Breast cancer AND survival AND calcium genes”,
“Breast cancer genes AND redox AND progression”, “Breast cancer
genes AND calcium AND progression”, “Breast cancer genes AND
patients survival”, “Breast cancer AND redox regulation”, “Breast
cancer AND calcium regulation”, “Breast cancer AND redox AND
migration”, “Breast cancer AND calcium AND migration”, “Breast
cancer AND redoxANDproliferation”, “Breast cancer AND calcium
AND proliferation” and “Breast cancer AND redox genes AND
calcium genes”. Only genes supported by evidence based on human
breast cancer models, such as cell lines, xenografts, and human
tissues, were considered. Two sets of 39 redox- and 47 Ca2+-
related genes were selected from published studies available in
PubMed that associate these genes with BC progression and/or
patient survival (Supplementary Table S1). For the selected genes,
The Cancer Genome Atlas (TCGA) Breast Invasive Carcinoma
collection dataset (BRCA) (composed of 1,098 patients) was used
as a data source for BC gene-expression (mRNA) (Liu et al.,
2018). To analyse TCGA data, the UALCAN (http://ualcan.
path.uab.edu/) and the Gene Expression Profiling Interactive
Analysis 2 (GEPIA2; http://gepia2.cancer-pku.cn/) platforms
were used.

The relation between gene expression level and the overall
patient survival was analysed using median and quartile cut-offs
in GEPIA2 (Tang et al., 2019). The Log-rank test and hazard
ratio (high) values with statistical differences between curves
were calculated. Genes with significant differences (log rank, p
< 0.05) between curves using at least one of the cut-off groups
(median or quartiles) and with HR ≤ 0.8 and ≥0.2 were selected
for further analysis. UALCAN (Chandrashekar et al., 2017)
was used to determine differential gene expression between
normal and BC tissues. Genes with statistically significant
different expression (Mann-Whitney U test, p < 0.001) were
selected. Additionally, supported by extensive previously published
research (Supplementary Table S2), a group of redox and Ca2+

signalling-related genes were also included despite not having a
significant expression dysregulation at the mRNA level: LOXL2,
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NOX4, SOD2, ORAI1, and STIM1 (Supplementary Table S1).
Since there is a strong suggestion of the impact of the proteins
encoded by these genes in BC progression, their inclusion in
the combination analysis could potentially identify synergistic
effects.

2.2 Association between expression of
gene pairs and BC patient survival

The relation between the expression of combinations of each
two genes (defined as “pairs” from now on) and patient survival
was analysed. The number of survival days until the last follow-
up, status (alive/dead), and the expression levels (RSEM RNA-
SeqV2) of selected genes were collected for each patient using
OncoLnc (www.oncolnc.org) (Anaya, 2016). Expression levels of
selected genes were categorized into quartiles (Q1-Q4). Kaplan-
Meier survival analysis and Log-rank test were performed to
assess the differences between patient survival curves generated
based on the expression level of each gene. Survival analysis
was calculated, defining death as the event of interest, quartiles
of expression of one gene (Gene 1) as a factor, and quartiles
of the other (Gene 2) as strata. Cumulative survival proportion
and survival time were used to perform risk analysis, defining
5 years as a prognosis time point. The same process was used
in the opposite direction, i.e., Gene 2 as factor and Gene 1 as
strata. For this study, the confidence level was defined at 95%
(p < 0,05). Statistical Package for Social Science for Windows
(SPSS; v.27) was the statistical software used. Graphics showing
the cumulative survival proportion of the combination between
Gene 1 and Gene 2 quartiles for 5 years were drawn. The 46
gene pairs showing the same direction of 5-year survival change
in both stratifications (gene A as factor, gene B as strata and
vice versa) and exhibiting an absolute HR difference of at least
10% between the lowest and highest expression quartiles, were
selected.

2.3 Gene enrichment analysis

Using the UALCAN platform, Pearson correlations were
performed to identify genes with positively or negatively correlated
expression with that of selected gene pairs. Only genes with Pearson
correlation coefficient < −0.3 or >0.3 for both genes of each pair
were considered. To analyze the functional roles of these genes,
the most relevant biological processes (BP) of Gene Ontology
(GO) terms were identified using the ShinyGO tool v. 0.77 (http://
bioinformatics.sdstate.edu/go/) (Ge, Jung, and Yao, 2020). Pathways
with a minimum of ten genes and a False Discovery Rate (FDR)
< 0.05 were considered. The ten most significant pathways were
selected by FDR and sorted by fold enrichment. Subsets of genes
with similar BP were combined, and the DiVenn tool (https://
divenn.tch.harvard.edu) (Sun et al., 2019) was used to identify
subsets of upregulated and downregulated genes that are common
between combinations of at least three pairs of genes. The research
workflow presented in Figure 1 summarizes the methodology
used.

3 Results and discussion

3.1 Identification of redox and Ca2+-related
genes potentially relevant in BC

BC development is intricately tied to increased oxidative stress
and alterations in Ca2+ fluxes. These alterations play a central
role in cellular processes driving cancer progression (Hempel and
Mohamed, 2017; Görlach et al., 2015; Reczek and Chandel, 2018).
However, only a few studies explore the interplay between the
simultaneous expression dysregulation of cellular redox and Ca2+

homeostasis genes. The gene expression analysis and the literature
search identified 39 redox-signalling-related genes and 47 Ca2+-
related genes considered relevant for BC progression and/or patient
survival. Values corresponding to gene expression and HR are
summarized in Supplementary Table S1. Of these, six redox-related
genes - GLRX2, GLRX3, LOXL3, PRDX4, TXN, and TXNRD1 -
and five Ca2+-related genes - ATP2C2, CALM2, CAMK2G, PLCD1,
and TRPM8 - met the following criteria: i) significant different
expression between normal and BC tissues, ii) a significant impact
on overall survival (median or quartile cutoff) and iii) HR lower
or equal than 0.8 or greater or equal to 1.2. Despite LOXL2,
NOX4, SOD2,ORAI1, and STIM1, only meeting one criterion, these
genes were added due to their established roles in BC progression
(Figure 2A; Supplementary Table S1).

The studies providing evidence supporting the influence
of the selected genes on BC progression are summarized in
Supplementary Table S2. By applying our selection criteria, several
genes encoding thiol proteins emerged–Glrx2, Glrx3, Prdx4, Txn,
TrxR1. These proteins contain a sulfur atom linked to a hydrogen
atom in their active site, typically as part of a cysteine residue.
This sulfur in thiol groups is highly reactive and is involved in
redox reactions (Hu et al., 2019). While not all proteins involved in
redox homeostasis are thiol-dependent, many utilize thiol groups
to maintain the cellular redox balance (Eryilmaz et al., 2019).
Notably, thiol-disulfide homeostasis can serve as a biomarker in BC
patients due to its relevance in BC pathogenesis (Eryilmaz et al.,
2019). Besides thiol-related genes, our selection includes LOXL2,
LOXL3, NOX4, and SOD2. Loxl2 and Loxl3 play essential roles in
extracellular matrix (ECM) remodelling by catalysing the cross-
link between elastin and collagen. This role is associated with the
invasion and migration of tumour cells (Ramos et al., 2022). Finally,
like other Nox proteins, Nox4 acts as a generator of oxidants,
contributing to tumorigenesis (Vermot et al., 2021). Interestingly,
all these genes are directly implicated in H2O2 metabolism, as
schematized in Figure 2B. Hydrogen peroxide is a key redox-
signalling molecule. It mediates the reversible oxidation of redox-
sensitive cysteine residues in enzymes and transcription factors
regulatingmajor features of cancer cell behaviour, such as apoptosis,
cell cycle progression, proliferation, energy metabolism, and
angiogenesis (Lennicke et al., 2015). While the importance of H2O2
is well recognized, significant gaps persist in our understanding of
its precise mechanisms and implications in cancer cell fate. Our
results also reflect this complexity. We have identified genes related
to both H2O2 generation and detoxification. The overexpression
of a certain gene, depending on the specific combination, may be
associated with a better or worse prognosis. In addition, the redox-
related genes identified in this work encode proteins with different
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FIGURE 1
Research workflow. Flowchart showing the data sources, methodology, and criteria for gene selection. The main methodology key points are
described on the left.

organelle locations, highlighting the importance of the spatial H2O2
distribution. The formation of H2O2 gradients and its selective
accumulation in a cellular area promote the oxidation of specific
thiols within target proteins at this site, thus resulting in selective
and localized H2O2 signalling events (Lennicke et al., 2015).

Regarding genes implicated in Ca2+ homeostasis, the selected
genes have diverse molecular functions (Figure 2C). Four of the
Ca2+-related genes identified (ORAI1, STIM1, PLCD1, andATP2C2)
code for proteins that can affect the levels of Ca2+ at two of the main
intracellular stores: the ER and the Golgi apparatus. ORAI1/STIM1
and ATP2C2 facilitate the uptake of Ca2+ by the ER and the Golgi,
respectively. Since TRPM8 and ATP2C2 allow the uptake of Ca2+

from the extracellular space to the cytosol and PLCD1 controls
the activation of IP3R, these three proteins impact the cytosolic
Ca2+ levels that are sensed by a myriad of Ca2+ responsive proteins,
including the CALM2 and CAMK2G that were also identified. The
dysregulated expression of some of these genes is often associated

with cell survival migration and tumour growth (Zhao et al., 2023;
Chodon et al., 2010; Xiang et al., 2010; Rodriguez-Mora et al., 2005;
Robitaille et al., 2022). Additionally, CALM2 is involved in BC cell
cycle regulation (Rodriguez-Mora et al., 2005).

Despite the evidence of the individual impact of each of these
genes in BC, a notable gap persists regarding their combined role
in the mechanisms driving BC progression and, ultimately, on
patient outcome.

3.2 Combined dysregulation of redox- and
Ca2+-related genes and BC patient survival

To evaluate how the prognosis of BC patients correlates with the
combined expression of pairs of the selected genes, the cumulative
survival proportion was calculated. Considering only the first (Q1
– high expression) and last quartiles (Q4 – low expression) of
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FIGURE 2
Identification of dysregulated redox and Ca2+-related genes associated with BC patient survival. (A) Gene selection was represented based on the gene
expression ratio between Tumour and Normal tissues (T/N), and its impact on patient survival using a hazard ratio (HR) applying a median as a cut-off.
Redox-related genes are represented in green and Ca2+-related genes in orange. The selection criterion of statistically significant impact on patient
survival was based on median cut-off and HR < 0.8 and >1.2. Exceptionally, LOXL3 selection was based on the quartile cut-off for HR calculation.
Significance level: p < 0.05. Simplified schematic representation of the (B) involvement of the redox-related genes identified in this work to H2O2

metabolism and of the (C) function and subcellular localization of the proteins encoded by genes identified in this work related to Ca2+ homeostasis.
Information regarding protein function was obtained from The Protein Atlas.

gene expression, four scenarios are possible: (i) decreased patient
survival is associated with lower expression of one gene and higher
expression of the other (Figure 3A) or (ii) with higher expression of
both genes (Figure 3A); (iii) increased patient survival is associated
with lower expression of one gene and increased expression of the
other (Figure 3A) or (iv) with higher expression of both (Figure 3A).
Using cumulative survival proportion, the patient outcome was
determined for the all combinations of genes (Figure 3B).

The gene combinations where altered expression was associated
with differences in the survival of patients are depicted in Figure 3B.
This approach identified 46 combinations of gene expression profiles
with altered BC patient survival. Of those, 36 combinations are
associated with reduced survival, while 10 are associated with
increased survival. PLCD1, GLRX3, and PRDX4 were the genes
most frequently found to correlate with BC patient survival when
in combination with other genes in our study, thus suggesting
their importance in BC progression. The effect of most of these
combinations of gene expression dysregulation in BC has not been
experimentally assessed, and no mechanism is described.

Despite the complexity of redox and Ca2+ signalling in
cancer, available mechanistic data suggest potential interactions

that influence patient outcomes when both pathways are
dysregulated. Recent findings indicate that the interplay
between redox-regulating genes (GLRX2, GLRX3) and Ca2+-
handling genes (ATP2C2, ORAI1, PLCD1, TRPM8) fosters a
pro-tumorigenic environment, enhancing cancer cell survival,
proliferation, and metastasis. Our findings suggest mechanistic
hypotheses linking these gene pairs to BC progression,
emphasizing redox-Ca2+ cross-talk and its downstream survival
pathways.

For instance, GLRX2 downregulation disrupts mitochondrial
redox balance, reducing apoptosis (Franco and Cidlowski, 2009),
while ATP2C2 upregulation promotes Store-Independent Ca2+

Entry (SICE), activating the MAPK pathway and supporting
tumor proliferation (Feng et al., 2010). Additionally, loss of
GLRX2 weakens mitochondrial ROS detoxification, indirectly
enhancing ATP2C2-mediated Ca2+ influx, which buffers oxidative
stress and sustains pro-survival signaling. GLRX3 overexpression
facilitates NF-κB activation, promoting inflammatory and
tumorigenic transcriptional programs (Qu et al., 2011), while
ORAI1 upregulation amplifies Ca2+ influx, sustainingNF-κB activity
(Davis et al., 2012), reinforcing tumor cell survival and invasion.
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FIGURE 3
Schematic representation of the association between expression of gene pairs and BC patient survival. (A) Possible scenarios concerning the
expression of pairs of redox and Ca2+ signalling genes and the survival of BC patients. (A) Graphs represent the cumulative overall survival proportion of
patients related to the quartiles of expression of one gene associated with the quartiles of expression of the second gene. A trend was considered as
significant when all four points showed an increased/decreased tendency. (A) Represents the four possible combinations. As an example, patients with
lower expression of PLCD1 and higher expression of TRPM8 have a worse prognosis than patients with lower expression of both genes; Increased
expression of PRDX4 and NOX4 is associated with decreased survival. In the opposite direction, Patients with lower expression of GLRX3 and higher
expression of ORAI1 have a better prognosis than those with low expression of both genes, and the increased expression of TXNRD1 and PLCD1 is
associated with increased survival. (B) The diagram summarizes the cases where an association was found between the combined expression
dysregulation of pairs of genes involved either in Ca2+ (orange) or redox (green) homeostasis and the overall survival of BC patients.

Interestingly, some gene interactions appear to have paradoxical
tumor-suppressive effects. The low expression of a pro-survival gene
like GLRX3 (Qu et al., 2011) coincides with the high expression of
tumor suppressors like PLCD1 (Shao et al., 2017), and the balance

may tip towards cell cycle arrest and apoptosis. Furthermore,
TRPM8 upregulation and PLCD1 signaling alterations promote
Ca2+ influx (Shao et al., 2017; Huang et al., 2020), which may
induce ER stress-driven apoptosis.
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FIGURE 4
Biological process associated with co-dysregulated genes. Gene ontology enrichment analysis of genes with expression correlated to both elements
of the pair identified using Venn´s diagrams. These were organized in two groups according to the biological processes identified: (A–G) cell cycle and
(H,I) adhesion and cell projection related genes Associations between co-expressed genes associated with (J) cell cycle regulation or (K) adhesion and
projection. Overexpressed genes are coloured red, while under-expressed genes are coloured blue. Genes overlapping between more than three pairs
are highlighted.
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3.3 Gene ontology analysis

Genes with expression positively or negatively correlated with
the sets of gene combinations were identified using UALCAN.
Genes correlated with both genes of each pair from Figure 3B were
identified. The biological processes associated with these groups of
genes were determined by enrichment analysis. Using this approach,
9 gene pairs yieldedmore than 10 correlated genes (Figure 4,GLRX3.
PRDX4, n = 257; GLRX2. GLRX3, n = 111; GLRX2. PRDX4, n = 85;
CALM2. GLRX2, n = 60; GLRX2. TXNRD1, n = 74; TXN. TXNRD1,
n = 72; GLRX3. ORAI1, n = 27; NOX4. TXNRD1, n = 88; GLRX3.
LOXL2, n = 13). Functional enrichment analysis based on Biological
Processes - GO of correlated genes was performed. For several pairs,
there was a significant enrichment in genes belonging to two main
biological processes: i) cell cycle regulation (Figures 4A–G), and
ii) adhesion and cell projection (Figures 4H–I). The GO analysis
of genes co-dysregulated with GLRX2. GLRX3, GLRX2. PRDX4,
GLRX3. PRDX4, GLRX2. TXNRD1, GLRX3. ORAI1, CALM2.
GLRX2, or TXN. TXNRD1 strongly suggests their association with
processes related to cell cycle regulation (Figures 4A–G).Theoverlap
of the genes presented in this enriched combination (Figure 4J)
revealed that most of these genes are upregulated in BC, and some
genes are common to multiple gene pairs.

The second identified cluster is related to the enrichment of
NOX4. TXNRD1, GLRX3. LOXL2 pairs. The results suggest a
potential association of these geneswith adhesion and cell projection
mechanisms, such as regulating GTPase activity, cellular component
biogenesis, and cell-substrate adhesion. The overlap of enriched
genes (Figure 4K) revealed that most are downregulated in BC
patients. Cell cycle (dys)regulation and adhesive properties of
cancer cells directly impact cancer hallmarks and, consequently,
cancer progression (Hanahan and Weinberg, 2000). The correlation
found between the identified pairs of genes and these processes
supports the future mechanistic exploration and validation of these
combinations of genes in BC progression-related processes.

4 Conclusion

Several Ca2+ and redox-related geneswere suggested as potential
biomarkers or drug targets in BC.Our approach unravels potentially
relevant gene pairs involved in Ca2+ and/or redox homeostasis
and signalling, offering a more comprehensive understanding of
their roles. Examining gene pairs can reveal interactions and co-
regulatory mechanisms that might be missed when dysregulation
of individual genes is studied. This approach may allow the
identification of synergistic effects and compensatory pathways,
which can lead to more precise biomarker identification and
the development of combination therapies. The main mechanistic
conclusions drawn from this work are based on bioinformatics
analysis and pave the way for further in vitro and in vivo validation
andwould greatly benefit from a deeper exploration of the biological
mechanisms sustaining our findings.

While our study provides significant insights into the roles
of redox and Ca2+-related genes in BC progression, it has some
limitations. First, our analysis relies on mRNA expression data from
publicly available datasets, which may limit the generalizability of
our findings. Given the heterogeneity of breast cancer, stratification

by breast cancer subtype or tumor grade would be informative.
However, the limited number of cases in certain subgroups precludes
statistically robust analyses. Second, the association between protein
and mRNA levels should be assessed before any identified gene is
further explored as a potential therapeutical target.

By examining Ca2+ and redox-related gene pairs, it may be
possible to uncover novel functional relationships and network
dynamics that provide a deeper insight into the molecular
complexity of BC, ultimately leading to more effective and
personalized treatment strategies. This innovative perspective
advances the field of precision oncology by contributing to
highly targeted and individualized therapeutic approaches using
combinations of drugs aimed at various proteins simultaneously.

Data availability statement

The datasets analysed for this study can be found at the
The Cancer Genoma Atlas data portal (https://portal.gdc. cancer.
gov/). The datasets generated for this study can be found at
https://doi.org/10.5281/zenodo.12725287 and at https://doi.org/10.
5281/zenodo.12701468.

Author contributions

SR: Conceptualization, Formal Analysis, Methodology,
Writing – original draft. JG: Conceptualization, Methodology,
Writing – review and editing. AF: Conceptualization, Methodology,
Project administration, Writing – review and editing. NS:
Conceptualization, Methodology, Project administration, Writing –
review and editing.

Funding

The author(s) declare that financial support was received
for the research and/or publication of this article. Work
funded by FCT-Foundation for Science and Technology
(UIDB/04567/2020 and UIDP/04567/2020) and SeedFunding
(COFAC/ILIND/CBIOS/2/2024).

Conflict of interest

The authors declare that the research was conducted in the
absence of any commercial or financial relationships that could be
construed as a potential conflict of interest.

Generative AI statement

Theauthor(s) declare thatGenerativeAIwas used in the creation
of this manuscript. During the preparation of this work the authors
used ChatGPT 4.0 in order to improve readability and language.
After using this tool, the authors reviewed and edited the content as
needed and take full responsibility for the content of the publication.

Frontiers in Bioinformatics 08 frontiersin.org

https://doi.org/10.3389/fbinf.2025.1633494
https://portal.gdc. cancer.gov/
https://portal.gdc. cancer.gov/
https://doi.org/10.5281/zenodo.12725287
https://doi.org/10.5281/zenodo.12701468
https://doi.org/10.5281/zenodo.12701468
https://www.frontiersin.org/journals/bioinformatics
https://www.frontiersin.org


Ramos et al. 10.3389/fbinf.2025.1633494

Any alternative text (alt text) provided alongside figures in
this article has been generated by Frontiers with the support of
artificial intelligence and reasonable efforts have been made to
ensure accuracy, including review by the authors wherever possible.
If you identify any issues, please contact us.

Publisher’s note

All claims expressed in this article are solely those of the
authors and do not necessarily represent those of their affiliated

organizations, or those of the publisher, the editors and the
reviewers. Any product thatmay be evaluated in this article, or claim
thatmay bemade by itsmanufacturer, is not guaranteed or endorsed
by the publisher.

Supplementary material

The Supplementary Material for this article can be found
online at: https://www.frontiersin.org/articles/10.3389/fbinf.2025.
1633494/full#supplementary-material

References

Anaya, J. (2016). OncoLnc: linking TCGA survival data to MRNAs, MiRNAs, and
LncRNAs. PeerJ Comput. Sci. 2 (June), e67. doi:10.7717/peerj-cs.67

Azzam, D. G., Tay, J. W. T., Greeve, M. A., Harvey, J. M., and Bentel, J. M. (2008).
ERK/MAPK regulation of the androgen responsiveness of breast cancer cells. Adv. Exp.
Med. Biol. 617, 429–435. doi:10.1007/978-0-387-69080-3_41

Bray, F., Laversanne, M., Sung, H., Ferlay, J., Siegel, R. L., Soerjomataram, I.,
et al. (2024). Global cancer Statistics 2022: GLOBOCAN Estimates of incidence and
Mortality worldwide for 36 cancers in 185 Countries. CA A Cancer J. Clin. 74 (3),
229–263. doi:10.3322/caac.21834

Chandrashekar, D. S., Bashel, B., Balasubramanya, S. A. H., Creighton, C. J., Ponce-
Rodriguez, I., Chakravarthi, B. V. S. K., et al. (2017). UALCAN: a portal for facilitating
tumor subgroup gene expression and survival analyses. Neoplasia 19 (8), 649–658.
doi:10.1016/j.neo.2017.05.002

Chodon, D., Guilbert, A., Dhennin-Duthille, I., Gautier, M., Telliez, M.-S., Sevestre,
H., et al. (2010). Estrogen regulation of TRPM8 expression in breast cancer cells. BMC
Cancer 10 (1), 212. doi:10.1186/1471-2407-10-212

Davis, F. M., Peters, A. A., Grice, D. M., Cabot, P. J., Parat, M.-O., Roberts-Thomson,
S. J., et al. (2012). Non-stimulated, Agonist-Stimulated and Store-Operated Ca2+ influx
in MDA-MB-468 breast cancer cells and the effect of EGF-induced EMT on calcium
Entry. PLoS ONE 7 (5), e36923. doi:10.1371/journal.pone.0036923

Delierneux, C., Kouba, S., Shanmughapriya, S., Potier-Cartereau, M., Mohamed, T.,
and Hempel, N. (2020). Mitochondrial calcium regulation of redox signaling in cancer.
Cells 9 (2), 432. doi:10.3390/cells9020432

Déliot, N., and Bruno, C. (2015). Plasma Membrane calcium channels in
cancer: alterations and Consequences for cell proliferation and migration.
Biochimica Biophysica Acta (BBA) - Biomembr. 1848 (10), 2512–2522.
doi:10.1016/j.bbamem.2015.06.009

Eryilmaz, M. A., Kozanhan, B., Solak, I., Çetinkaya, Ç. D., Neselioglu, S., and Erel, Ö.
(2019). Thiol-disulfide homeostasis in breast cancer patients. J. Cancer Res.Ther. 15 (5),
1062. doi:10.4103/jcrt.JCRT_553_17

Feng, M., Grice, D. M., Faddy, H. M., Nguyen, N., Leitch, S., Wang, Y., et al. (2010).
Store-independent activation of Orai1 by SPCA2 in Mammary tumors. Cell 143 (1),
84–98. doi:10.1016/j.cell.2010.08.040

Forrester, S. J., Kikuchi, D. S., Hernandes, M. S., Xu, Q., and Griendling, K. K. (2018).
Reactive oxygen species in metabolic and inflammatory signaling. Circulation Res. 122
(6), 877–902. doi:10.1161/CIRCRESAHA.117.311401

Franco, R., and Cidlowski, J. A. (2009). Apoptosis and glutathione: beyond an
antioxidant. Cell Death & Differ. 16 (10), 1303–1314. doi:10.1038/cdd.2009.107

Ge, S. X., Jung, D., and Yao, R. (2020). ShinyGO: a Graphical gene-set
enrichment tool for Animals and Plants. Bioinformatics 36 (8), 2628–2629.
doi:10.1093/bioinformatics/btz931

Görlach, A., Bertram, K., Hudecova, S., and Krizanova, O. (2015). Calcium and ROS:
aMutual interplay.RedoxBiol. 6 (December), 260–271. doi:10.1016/j.redox.2015.08.010

Gorrini, C., Baniasadi, P. S., Harris, I. S., Silvester, J., Inoue, S., Snow, B., et al. (2013).
BRCA1 interacts with Nrf2 to regulate antioxidant signaling and cell survival. J. Exp.
Med. 210 (8), 1529–1544. doi:10.1084/jem.20121337

Halliwell, B. (2007). Biochemistry of oxidative stress. Biochem. Soc. Trans. 35 (5),
1147–1150. doi:10.1042/BST0351147

Hanahan, D., and Weinberg, R. A. (2000). The hallmarks of cancer. Cell 100, 57–70.
doi:10.1016/s0092-8674(00)81683-9

Harris, I. S., Treloar, A. E., Inoue, S., Sasaki, M., Gorrini, C., Lee, K. C., et al.
(2015). Glutathione and thioredoxin antioxidant pathways synergize to drive cancer
initiation and progression. Cancer Cell 27 (2), 211–222. doi:10.1016/j.ccell.2014
.11.019

Hempel, N., and Mohamed, T. (2017). Crosstalk between calcium and
reactive oxygen species signaling in cancer. Cell Calcium 63 (May), 70–96.
doi:10.1016/j.ceca.2017.01.007

Hu, G., Zhang, B., Zhou, P., Hou, Y., Jia, H., Liu, Y., et al. (2019). Depletion of protein
thiols and the accumulation of Oxidized thioredoxin in Parkinsonism Disclosed by a
red-Emitting and environment-sensitive Probe. J. Mater. Chem. B 7 (16), 2696–2702.
doi:10.1039/C8TB03101K

Huang, Y., Shi, Li, Jia, Z., Zhao, W., Zhou, C., Zhang, R., et al. (2020). Transient
Receptor potentialMelastatin 8 (TRPM8) channel regulates proliferation andmigration
of breast cancer cells by activating the AMPK-ULK1 pathway to enhance basal
Autophagy. Front. Oncol. 10 (December), 573127. doi:10.3389/fonc.2020.573127

Huang, R., Chen, H., Liang, J., Yi, Li, Yang, J., Chuang, L., et al. (2021). Dual role
of reactive oxygen species and their Application in cancer Therapy. J. Cancer 12 (18),
5543–5561. doi:10.7150/jca.54699

Kalezic, A., Udicki, M., Srdic Galic, B., Aleksic, M., Korac, A., Jankovic, A., et al.
(2021). Redox profile of breast tumor and associated adipose tissue in Premenopausal
women - interplay between Obesity and Malignancy. Redox Biol. 41 (May), 101939.
doi:10.1016/j.redox.2021.101939

Kerr, A. J., Dodwell, D., McGale, P., Holt, F., Duane, F., Mannu, G., et al. (2022).
Adjuvant andNeoadjuvant breast cancer treatments: a Systematic review of their effects
on Mortality. Cancer Treat. Rev. 105 (April), 102375. doi:10.1016/j.ctrv.2022.102375

Kim, H. M., Lee, Y. K., Kim, E. S., and Koo, J. S. (2020). Energy Transfer
from Adipocytes to cancer cells in breast cancer. Neoplasma 67 (05), 992–1001.
doi:10.4149/neo_2020_191017N1050

Lennicke, C., Rahn, J., Lichtenfels, R., Wessjohann, L. A., and Seliger, B. (2015).
Hydrogen peroxide – production, fate and role in redox signaling of tumor cells. Cell
Commun. Signal. 13 (1), 39. doi:10.1186/s12964-015-0118-6

Lien, E. C., Lyssiotis, C. A., Juvekar, A., Hu, H., Asara, J. M., Cantley, L. C., et al.
(2016). Glutathione Biosynthesis is a metabolic Vulnerability in PI(3)K/Akt-Driven
breast cancer. Nat. Cell Biol. 18 (5), 572–578. doi:10.1038/ncb3341

Liu, J., Lichtenberg, T., Hoadley, K. A., Poisson, L. M., Lazar, A. J., Cherniack,
A. D., et al. (2018). An Integrated TCGA pan-cancer clinical data Resource
to drive high-Quality survival outcome Analytics. Cell 173 (2), 400–416.e11.
doi:10.1016/j.cell.2018.02.052

Marchi, S., and Pinton, P. (2016). Alterations of calcium homeostasis in cancer cells.
Curr. Opin. Pharmacol. 29 (August), 1–6. doi:10.1016/j.coph.2016.03.002

Nicolo, B.De, Cataldi-Stagetti, E., Diquigiovanni, C., and Bonora, E. (2023). Calcium
and reactive oxygen species signaling interplays in Cardiac physiology and Pathologies.
Antioxidants 12 (2), 353. doi:10.3390/antiox12020353

Pathak, T., Cory Benson, J., Tang, P. W., Trebak, M., and Nadine, H. (2025). Crosstalk
between calcium and reactive oxygen species signaling in cancer Revisited.Cell Calcium
127 (May), 103014. doi:10.1016/j.ceca.2025.103014

Perillo, B., Di Donato, M., Pezone, A., Di Zazzo, E., Giovannelli, P., Galasso, G., et al.
(2020). ROS in cancer Therapy: the Bright Side of the Moon. Exp. & Mol. Med. 52 (2),
192–203. doi:10.1038/s12276-020-0384-2

Prevarskaya, N., Ouadid-Ahidouch, H., Skryma, R., and Shuba, Y. (2014).
Remodelling of Ca 2+ Transport in cancer: how it Contributes to cancer
hallmarks? Philosophical Trans. R. Soc. B Biol. Sci. 369 (1638), 20130097.
doi:10.1098/rstb.2013.0097

Qu,Y.,Wang, J., Ray, P. S., Guo,H.,Huang, J., Shin-Sim,M., et al. (2011).Thioredoxin-
like 2 regulates human cancer cell growth and metastasis via redox homeostasis and
NF-ΚB signaling. J. Clin. Investigation 121 (1), 212–225. doi:10.1172/JCI43144

Ramos, S., Ferreira, S., Fernandes, A. S., and Saraiva, N. (2022). Lysyl oxidases
expression and breast cancer progression: a bioinformatic analysis. Front. Pharmacol.
13, 883998. doi:10.3389/fphar.2022.883998

Frontiers in Bioinformatics 09 frontiersin.org

https://doi.org/10.3389/fbinf.2025.1633494
https://www.frontiersin.org/articles/10.3389/fbinf.2025.1633494/full#supplementary-material
https://www.frontiersin.org/articles/10.3389/fbinf.2025.1633494/full#supplementary-material
https://doi.org/10.7717/peerj-cs.67
https://doi.org/10.1007/978-0-387-69080-3_41
https://doi.org/10.3322/caac.21834
https://doi.org/10.1016/j.neo.2017.05.002
https://doi.org/10.1186/1471-2407-10-212
https://doi.org/10.1371/journal.pone.0036923
https://doi.org/10.3390/cells9020432
https://doi.org/10.1016/j.bbamem.2015.06.009
https://doi.org/10.4103/jcrt.JCRT_553_17
https://doi.org/10.1016/j.cell.2010.08.040
https://doi.org/10.1161/CIRCRESAHA.117.311401
https://doi.org/10.1038/cdd.2009.107
https://doi.org/10.1093/bioinformatics/btz931
https://doi.org/10.1016/j.redox.2015.08.010
https://doi.org/10.1084/jem.20121337
https://doi.org/10.1042/BST0351147
https://doi.org/10.1016/s0092-8674(00)81683-9
https://doi.org/10.1016/j.ccell.2014.11.019
https://doi.org/10.1016/j.ccell.2014.11.019
https://doi.org/10.1016/j.ceca.2017.01.007
https://doi.org/10.1039/C8TB03101K
https://doi.org/10.3389/fonc.2020.573127
https://doi.org/10.7150/jca.54699
https://doi.org/10.1016/j.redox.2021.101939
https://doi.org/10.1016/j.ctrv.2022.102375
https://doi.org/10.4149/neo_2020_191017N1050
https://doi.org/10.1186/s12964-015-0118-6
https://doi.org/10.1038/ncb3341
https://doi.org/10.1016/j.cell.2018.02.052
https://doi.org/10.1016/j.coph.2016.03.002
https://doi.org/10.3390/antiox12020353
https://doi.org/10.1016/j.ceca.2025.103014
https://doi.org/10.1038/s12276-020-0384-2
https://doi.org/10.1098/rstb.2013.0097
https://doi.org/10.1172/JCI43144
https://doi.org/10.3389/fphar.2022.883998
https://www.frontiersin.org/journals/bioinformatics
https://www.frontiersin.org


Ramos et al. 10.3389/fbinf.2025.1633494

Reczek, C. R., and Chandel, N. S. (2018). ROS promotes cancer cell survival through
calcium signaling. Cancer Cell 33 (6), 949–951. doi:10.1016/j.ccell.2018.05.010

Ren, W., Chen, M., Qiao, Y., and Zhao, F. (2022). Global guidelines for
breast cancer Screening: a Systematic review. Breast 64 (August), 85–99.
doi:10.1016/j.breast.2022.04.003

Robitaille, M., Chan, S. M., Peters, A. A., Dai, L., Leng So, C., Bong, A. H. L.,
et al. (2022). ORAI1-Regulated gene expression in breast cancer cells: roles for STIM1
Binding, calcium influx and transcription factor Translocation. Int. J. Mol. Sci. 23 (11),
5867. doi:10.3390/ijms23115867

Rodriguez-Mora, O. G., LaHair, M. M., McCubrey, J. A., and Franklin, R. A. (2005).
Calcium/calmodulin-dependent Kinase I and calcium/Calmodulin-dependent Kinase
Kinase Participate in the control of cell cycle progression inMCF-7 humanbreast cancer
cells. Cancer Res. 65 (12), 5408–5416. doi:10.1158/0008-5472.CAN-05-0271

Sabharwal, S. S., and Paul, T. S. (2014). Mitochondrial ROS in cancer: initiators,
Amplifiers or anAchilles’ Heel?Nat. Rev. Cancer 14 (11), 709–721. doi:10.1038/nrc3803

Shao,Q., Luo, X., Yang,D.,Wang, C., Cheng,Q., Xiang, T., et al. (2017). Phospholipase
Cδ1 Suppresses cell migration and invasion of breast cancer cells bymodulating KIF3A-
mediated ERK1/2/β- Catenin/MMP7 signalling. Oncotarget 8 (17), 29056–29066.
doi:10.18632/oncotarget.16072

Shi, Z., Hu, C., Zheng, X., Sun, C., and Li, Q. (2024). Feedback Loop between hypoxia
and energy metabolic reprogramming Aggravates the Radioresistance of cancer cells.
Exp. Hematol. & Oncol. 13 (1), 55. doi:10.1186/s40164-024-00519-1

Snezhkina,A.V., Kudryavtseva, A.V., Kardymon,O. L., Savvateeva,M.V.,Melnikova,
N. V., Krasnov, G. S., et al. (2019). ROS generation and antioxidant Defense systems
in normal and Malignant cells. Oxidative Med. Cell. Longev. 2019 (August), 1–17.
doi:10.1155/2019/6175804

Sun, L., Dong, S., Ge, Y., Fonseca, J. P., Robinson, Z. T., Mysore, K. S.,
et al. (2019). DiVenn: an interactive and Integrated web-based visualization tool
for comparing gene lists. Front. Genet. 10 (May), 421. doi:10.3389/fgene.2019.
00421

Tang, Z., Kang, B., Li, C., Chen, T., and Zhang, Z. (2019). GEPIA2: an enhanced Web
server for Large-Scale expression profiling and interactive analysis. Nucleic Acids Res.
47 (W1), W556–W560. doi:10.1093/nar/gkz430

Vermot, A., Petit-Härtlein, I., Smith, S. M. E., and Fieschi, F. (2021).
NADPH oxidases (NOX): an overview from Discovery, molecular mechanisms
to Physiology and pathology. Antioxidants 10 (6), 890. doi:10.3390/antiox
10060890

Xiang, T., Li, L., Fan, Y., Jiang, Y., Ying, Y., Putti, T. C., et al. (2010). PLCD1
is a functional tumor suppressor inducing G 2/M arrest and frequently methylated
in breast cancer. Cancer Biol. & Ther. 10 (5), 520–527. doi:10.4161/cbt.10.5.
12726

Zhao, M., Zhang, Q., Song, Z., Lei, H., Li, J., Peng, F., et al. (2023). ATP2C2 as a novel
Immune-related Marker that Defines the tumor Microenvironment in triple-Negative
breast cancer. Transl. Cancer Res. 12 (7), 1802–1815. doi:10.21037/tcr-23-83

Frontiers in Bioinformatics 10 frontiersin.org

https://doi.org/10.3389/fbinf.2025.1633494
https://doi.org/10.1016/j.ccell.2018.05.010
https://doi.org/10.1016/j.breast.2022.04.003
https://doi.org/10.3390/ijms23115867
https://doi.org/10.1158/0008-5472.CAN-05-0271
https://doi.org/10.1038/nrc3803
https://doi.org/10.18632/oncotarget.16072
https://doi.org/10.1186/s40164-024-00519-1
https://doi.org/10.1155/2019/6175804
https://doi.org/10.3389/fgene.2019.00421
https://doi.org/10.3389/fgene.2019.00421
https://doi.org/10.1093/nar/gkz430
https://doi.org/10.3390/antiox10060890
https://doi.org/10.3390/antiox10060890
https://doi.org/10.4161/cbt.10.5.12726
https://doi.org/10.4161/cbt.10.5.12726
https://doi.org/10.21037/tcr-23-83
https://www.frontiersin.org/journals/bioinformatics
https://www.frontiersin.org

	1 Introduction
	2 Methods
	2.1 Gene selection criteria
	2.2 Association between expression of gene pairs and BC patient survival
	2.3 Gene enrichment analysis

	3 Results and discussion
	3.1 Identification of redox and Ca2+-related genes potentially relevant in BC
	3.2 Combined dysregulation of redox- and Ca2+-related genes and BC patient survival
	3.3 Gene ontology analysis

	4 Conclusion
	Data availability statement
	Author contributions
	Funding
	Conflict of interest
	Generative AI statement
	Publisher’s note
	Supplementary material
	References

